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Abstract

factors influenced CCU directly (3 =—0.100, p = 0.005).

psychological and personality factors.

Background: In China, unmarried female migrants are vulnerable to sexual and reproductive health risks. One
effective protection strategy is promoting consistent condom use (CCU).

Methods: We conducted a cross-sectional study to apply the information-motivation-behavioral skills (IMB) model
and modified it by addition of psychological and personal factors to examine the related factors of CCU and
provide suggestions for intervention among unmarried female migrants.

Results: Of all 903 eligible participants, only 13.8% of participants reported CCU in the past six months. Both the
IMB model and the modified IMB model provided acceptable fit to the data. In both models, information had no
direct or indirect influence on CCU (p > 0.05). However, behavioral skills had a positive effect on CCU (3 =0.344,

p <0.001 and 3=0.330, p <0.001). Moreover, motivation contributed to CCU indirectly by affecting behavioral skills
(B=10.800, p < 0.001) and had no direct influence (p > 0.05). In the modified model, psychological and personality

Conclusions: Our results highlight the importance of conducting CCU promotion among unmarried female
migrants. Future intervention strategies should focus on both the traditional IMB model constructs and the added

Keywords: Migrant, IMB model, Condom use, Woman health

Background

Massive migration poses severe challenges to public
health worldwide. Globally, vulnerability to ill-health is a
big issue towards to both international and internal mi-
grant populations [1]. Migrants are considered to be at
elevated risk for sexual and reproductive health compli-
cations and diseases, such as unintended pregnancy,
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induced abortions, sexually transmitted infections (STI)
and human immunodeficiency virus infection/acquired
immunodeficiency syndrome (HIV/AIDS) [2—4]. China’s
internal migrant population (most coming from rural
area to cities) has been increasing over the last decade
and reached a historical record of 281 million in 2016
[5]. Separation from family, unfamiliar environments,
more open attitude toward sexual behavior and limited
knowledge of sexual and reproductive health enhance
risky sexual behaviors among migrants [6-8]. A
meta-analysis of 54 studies showed that among
rural-to-urban migrants, populations floating out of or
floating into provinces were observed to have a higher
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HIV prevalence (0.15 and 0.38%) than the general
Chinese population (0.057%) [9]. Additionally, household
registration (a record officially identifies a person as a
resident of an area)leads to unequal access to health
care, with rural migrants often lacking access to repro-
ductive health services in cities [10]. In China, family
planning services regarding reproductive health target
married couples only, meaning that unmarried females
are likely excluded. Previous studies have shown more
than 15% of unmarried migrants have reportedly experi-
enced unintended pregnancy [11, 12], most of which
concluded in induced abortions [11-13]. Therefore, un-
married female migrants’ vulnerability to sexual and re-
productive health risks requires special attention.
Condom use during sexual activity is one of the most
feasible and efficient ways of preventing potential risks
related to sexual and reproductive health [14]. However,
consistent condom use (CCU) remains limited in mi-
grant populations [15]. Therefore, to understand the re-
lated factors of CCU, it appears necessary to adopt a
conceptually based, empirically tested, and highly
generalizable model. To demonstrate what factors are
related to CCU, several theories and models have been
adopted, such as the Health Belief Model (HBM) [16,
17], Social Cognitive Theory (SCT) [18], Theory of
Reasoned Action (TRA) [19] and Theory of Planned
Behavior (TPB) [20]. Integration of these theories may yield
a more complete characterization of the framework. Many
of the constructs from HBM, SCT, and TRA/TPB have
been incorporated into a generalized form, the
Information-Motivation-Behavioral skills (IMB) model [21].
This theoretical model was developed by Fisher and it pre-
dicts AIDS-risk behavior change [22]. In particular, the
IMB model explores the direct or indirect effects on behav-
ior changes. The IMB model proposes three essential fac-
tors that bring about behavior change: information about
transmission and prevention, motivation to reduce risk,
and behavioral skills for performing risk reduction acts
[21-23]. Information refers to knowledge concerning AIDS
transmission and AIDS prevention. Motivation was mea-
sured in accord with the constructs and operation of the
TRA (attitude, subjective norm, and intention). Behavioral
skills includes objective skills for promoting a certain act
and a sense of self efficacy for doing so. The IMB model
has already been used to understand condom use in a var-
iety of populations and its assertions have also received
considerable empirical support, e.g, among male street
laborers [24], students [25, 26], and sex workers [27].
However, few studies have focused on CCU by using health
promotion theoretical frameworks and no study to date has
applied the IMB model to investigating CCU among un-
married rural-to-urban female migrants of China.
Although the IMB model is a suitable framework for
studying CCU related factors, it can be further improved.
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For example, the model could consider psychological prob-
lems and personality changes because they play important
roles in sexual behavior among migrants, which may even-
tually influence their sexual and reproductive health status.
Previous studies have found migrants to be more suscep-
tible to psychological or personality problems, especially
loneliness [28, 29], depression [30—32], and low self-esteem
[33, 34]. These psychological and personality factors and
condom use have also been found to be significantly corre-
lated. Condom use and loneliness have been found to be
negatively associated among migrant workers [29], men
who have sex with men (MSM) [35] and people living with
HIV [36]. Self-esteem was identified as one factor that was
strongly correlated with condom use [29, 37, 38]. Moreover,
depression was either correlated with condom use or a pre-
dictor of condom use in MSM [39], bisexual young men
[38], and disadvantaged adults [40]. Aside from the correl-
ation with condom use, psychological and personality fac-
tors have also been found to be related to some IMB model
constructs. In particular, self-esteem was associated with
condom use attitudes [41] and self-efficacy [41-43], while
depression was related to attitudes toward condom use [37]
and communication skills for negotiating safer sex behav-
iors before sexual intercourse [44]. All of these findings
combined serve as an interesting supplement to the IMB
model. Since psychological and personality factors cannot
be integrated in information, motivation, or behavioral skill,
their role in the IMB model therefore needs to be further
explored. One study targeting male street laborers in urban
Vietnam incorporated several new variables into a common
construct labelled ‘psychosocial factors’ and assumed it
worked directly or through behavioral skills to influence
condom use [24].

By using structural equation modeling (SEM), we ex-
amined the associations between condom use informa-
tion, motivation, and condom use behavior skills. We
incorporated ‘psychological and personality factors’ as an
additional construct to form a modified IMB model.
Then we tested the modified IMB model to add explana-
tory power to the original IMB model, thus providing
more evidence to guide the design of future interven-
tion. Our hypotheses are as follows:

(1) Condom use information and motivation will indir-
ectly affect CCU through behavioral skills. Information
or motivation will also directly affect CCU. Information
and motivation are interrelated.

(2) Psychological and personality factors will directly
or indirectly affect CCU, and the modified IMB model is
suitable for our study.

Methods

Participants and procedures

A cross-sectional study was performed from June to
December 2015 among unmarried rural-to-urban female
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migrants who worked at industrial factories in Shanghai.
Factories with large number of workers and high propor-
tion of migrants were prior choices. One factory located
in the city center (from Caohejing Industrial Zone) and
another located in the suburban area (from Zhangjiang In-
dustrial Zone) were selected with the assistance of local
centers for disease control and prevention (CDC). Individ-
uals were eligible if they were unmarried female migrants
aged >18years who had engaged in vaginal intercourse
with a man over the past 6 months.

We reviewed previous literature and found that the re-
ported CCU among participants who had reported having
experienced premarital sex varied from 14.7 to 53.3% [11,
12, 45]. Assuming a CCU prevalence of 20%, a of 0.05,
and a relative error of sampling of 0.15 P, we calculated
that a required sample size of 938 would allow for a larger
sampling error of the convenience sample method and a
non-response rate of 10%.

We included female migrants who were unmarried and
aged >18years by following a convenience sampling
process from each factory with the help of the factory
managers. Participants were eligible if they answered the
question on our questionnaire “Have you had vaginal
intercourse with a man over the past six months?” with an
answer “Yes”. We kept including participants until the
number of eligible participants reached the default sample
size. Altogether 2543 unmarried female migrants aged
over 18 were recruited, among them 273 declined. Finally
2270 migrants participated in the research. 1028(45.3%)
participants had vaginal intercourse with a man over the
past six months and among them 903 (87.8%) completed
the study questionnaire adequately for further analysis.

Data were collected by an anonymous and self-reported
questionnaire. All participants were informed of the objec-
tives and the procedure of the study, as well as potential
risks and benefits of participating in the study. This infor-
mation was written on the first page of the questionnaire,
which the participants signed if they agreed to be enrolled
in the study. Each questionnaire was completed in a pri-
vate room. There was one investigator in each room, who
would answer any questions if the participants had when
finishing the questionnaire. The questionnaire was com-
pleted in approximately 30 min and respondents were
given 30 RMB (approximately 4.5 USD) for their partici-
pation after completion.

Measures

Socio-demographic variables and reproductive health
status

Socio-demographic information were collected, includ-
ing age, education, income level, and length of employ-
ment in Shanghai. Reproductive health status included
experience of unintended pregnancy, induced abortion,
and STIL.
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IMB constructs

Information

Condom use information was measured for two items
with response options of “yes”, “no”, or “do not
know” from the HIV-KQ-18 scale [46]. We only
adopted the items about condom use from the whole
HIV Knowledge Questionnaire (18 items) because in-
formation are likely to have a association with behav-
ior when they both are measured at the same level of
specificity. Information was scored according to the
number of correct responses. Items to which the par-
ticipants did not know the answer were scored as in-
correct; e.g., “There is a female condom that can help
decrease a woman’s chance of getting HIV.” and
“Using Vaseline or baby oil with condoms lowers the
chance of getting HIV.” Individual question scores
were summed and converted into a total score la-
belled as Information. (Cronbach’s alpha coefficient =
0.510; range 0-2). Higher scores indicated greater
knowledge about condom use.

Motivation

We adopted three indexes: attitudes toward perception
of condom use, intentions to act, and social norm, to
measure condom use motivation. These three indexes
were constructed from answers rated according to a
5-point Likert scale. The first index regarding attitude
toward condom use contains three items (“I think
condoms are an excellent means of contraception”,
“Condom use ruin the sex act” and “I feel embarrassed
when suggesting using a condom”). After negatively-
worded items were reverse-scored, the sum of the three
items’ scores was converted into a total score labelled as
Attitude, where 1 =completely disagree, and 5 =com-
pletely agree. Higher scores indicated greater positive at-
titude toward condom use (Cronbach’s alpha coefficient
=0.696; range 3—15). The second index of intentions to
act contains four items (e.g., “the likelihood of using as
condom during sex,” and “the likelihood of talking about
condom use with partners”). The sum of the four items’
scores was converted into a total score labelled as
Intention, where 1=very unlikely, and 5=very likely.
Higher scores indicated that one is more likely to use a
condom (Cronbach’s alpha coefficient = 0.727; range 4—
20). The third index was social norm, which contains
two items (i.e., “What do people that you respect think
about using condoms every time if you have sex” and
“What do your partner think about using condoms every
time when you have sex with him”). The sum of the two
items’ scores was converted into a total score labelled as
Social Norm, where 1 = very supportive, and 5 = not sup-
portive. Higher scores indicated higher social norms to-
ward condom use (Cronbach’s alpha coefficient = 0.538;
range 2-10).
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Behavioral skills

Behavioral skill was measured by two indexes constructed
from answers rated according to a 5-point Likert scale.
The first index was objective skills for promoting condom
use, comprising four items [47], e.g, How often did you
“make it clear that I would not have sex if condoms are
not used.” and “tell partner that we both would be safer
from disease if we used a condom”. The sum of the four
items’ scores was converted into a total score labelled as
Skills, where 1 = never, and 5 = always. Higher scores indi-
cated higher levels of behavioral skills for condom use
(Cronbach’s alpha coefficient = 0.830; range 4-—20). The
second index was a sense of self efficacy for using a con-
dom, which contains two items (i.e., “I am confident that I
can talk about condoms with my partner,” and “I am
confident that I can convince my partner to use a condom
even if he doesn’t want to”). The sum of the two items’
scores was converted into a total score labelled as Self Effi-
cacy, where 1=not at all confident, and 5 = extremely
confident. Higher scores indicated the participant was
more confident to use a condom (Cronbach’s alpha coeffi-
cient = 0.665; range 2—-10).

Psychological and personality factors

Depression

Depressive symptoms were measured using 20 items from
the Center for Epidemiologic Studies Depression Scale [48],
according to a Likert-type scale comprising 16 positive-scor-
ing and 4 reverse-scoring items. Participants were asked how
often they had experienced depressive symptoms within the
past week, where 0 = rarely or none of the time/less than 1
day, and 3=most or all of the time/5-7days. Higher
summed scores indicated higher depression severity (Cron-
bach’s alpha = 0.877; range 0—60).

Self-esteem

Self-esteem was measured using 10 items from the
Rosenberg Self-Esteem Scale [49, 50], with responses
rated according to a Likert-type scale. Five items were
positively-worded, while the remaining five were negatively-
worded. Participants were asked to rate the extent to which
they agreed or disagreed with each item, where 0 = strongly
disagree, and 3 = strongly agree. Positively-worded responses
were reverse-scored so that all item response scores were
summed, with higher total scores indicating lower
self-esteem (Cronbach’s alpha = 0.773; range 0-30).

Loneliness

Loneliness was measured using six positive-scoring and
two reverse-scoring items from a simplified version of the
UCLA Loneliness Scale [51], a Likert-type scale. Partici-
pants were asked to rate how often they had experienced
the feeling of loneliness, with 1 =never, and 4 = most of
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the time. A higher summed score indicated a higher level
of loneliness (Cronbach’s alpha = 0.688; range 8—32).

Condom use behavior

Consistent condom use is defined as using a condom dur-
ing every sexual intercourse encounter within the past 6
months prior to our study. Consistent condom use was
measured by the question, “In the past 6 months, how
often did you use condoms when you had sex with any
partner?” Responses were rated according to a 5-point
scale, where 1 =never, and 5 = every time. A higher score
indicated a higher frequency of condom use.

Statistical analysis

SPSS 22.0 (IBM Corp. Released 2013. IBM SPSS Statis-
tics for Windows, Version 22.0. Armonk, NY: IBM Corp)
was used for data cleaning, coding, and preliminary ana-
lysis. Descriptive statistics included mean values and
standard deviations (SD) for continuous variables and
percentages for binary and categorical variables. To
evaluate the correlations between the observed variables,
Pearson correlation was used. The initial and modified
IMB models were both examined by the SEM using the
Amos 23.0 (Arbuckle, J. L. (2014). Amos (Version 23.0)
[Computer Program]. Chicago: IBM SPSS). The normal-
ity test (SKEW < 3) justified the use of the maximum
likelihood estimation in our analysis [52]. The model’s fit
was examined by using the maximum likelihood
chi-square values/degrees of freedom ratio (y*/df), the
comparative fit index (CFI) and the root mean square
error of approximation (RMSEA) [53]. A CFI value > 0.9
and a RMSEA value < 0.08 indicated an acceptable fit of
the model. A non-significant model chi-square test or a
X°/df ratio of <5 suggested an acceptable model fit [54].
Mediation effects were tested using bias-corrected boot-
strap method (bootstrap BC) by Amos, which is advan-
tageous in identifying both direct and indirect effects.
The resample process is repeated for a total of 1000
times [55].

Results
Participant characteristics
The socio-demographic characteristics and sexual and repro-
ductive status of the participants are described in Table 1. A
total of 903 unmarried rural-to-urban female migrants com-
pleted all measures in the questionnaire. The participants’
mean age was 234 vyears old (SD =2.7; range 18-36). For
most participants, the highest education level attained was
senior high school (N=627, 69.4%) and 61.8% had worked
in Shanghai for more than 1 year.

In total, 270 participants reported having had experi-
enced unintended pregnancy (29.9%), among whom 94.4%
reported having had experienced induced abortion. Only
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13.8% of participants reported CCU in the past six
months.

Correlations among study variables

Scores on model variables and their bivariate correlations are
summarized in Table 2. The majority of these variables were
significantly related to one another. Most of the vari-
ables in the initial IMB model, except for Social
Norm (r = 0.021, p > 0.05), were positively correlated
with CCU. Skills and Self-efficacy of behavioral skill

Table 1 Participants’ social-demographic, and sexual and
reproductive health characteristics (N =903)

Characteristic variables Number Percent(%)
Age(Years)

18-20* 69 76

>20 834 924
Education

Junior high school and below 267 296

Senior high school 627 69.4

College and above 9 1.0
Type of hometown

City 256 283

Rural 647 aws
Average monthly income level(CRMB**)

<3200 280 31.0

3200-4800 585 64.8

> 4800 38 4.2
Length of employment in Shanghai (Year)

<1 345 382

>1 558 61.8
Experience of unintended pregnancy

Yes 270 299

No 632 70.1
Experience of induced abortion

Yes 255 28.2

No 648 718
Experience of STI

Yes 6 0.7

No 897 99.3
Condom use frequency in past six months

Never 88 9.7

Seldom 127 14.1

Sometimes 269 29.8

Most of the time 294 326

Every time 125 138

*In China, 20 years old is the youngest legal age for marriage among
women. Doi:https://doi.org/10.1371/journal.pone.0062787.t001
**CRMB: Chinese Yuan; 6.67 CNY =1 USD
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were the most highly correlated variables with CCU
among all model variables (r =0.387, p <0.001; r = 0.315,
»<0.001). All additional psychological and personality
variables were negatively correlated with CCU. The
absolute value of the correlation coefficient ranged
from 0.067 to 0.765.

Initial model testing

The initial model outcomes with estimates for regression
weights, correlations, and path coefficients are presented
in Fig. 1. Despite a significant x> of 33.078 (p <0.001),
which was subject to sample size, the )(2/ df ratio, the value
of CFI, and the RMSEA was 3.308, 0.984, and 0.051, re-
spectively; these data combined indicated an acceptable
model fit. The full model predicted 17.1% of the variance
for CCU.

As expected, behavioral skill directly influenced
CCU (f=0.344, p<0.001). We also found that motiv-
ation (f = 0.800, p < 0.001) was predictive of behav-
ioral skills, which in turn predicted CCU. However,
information and motivation did not directly influence
CCU (B =0.050, p>0.05 B=0.069, p>0.05). Further-
more, paths from information to behavioral skills
were not observed to be significant. Finally, informa-
tion and motivation were found to be correlated (r=
0.410, p <0.001).

Modified model testing

The outcomes of the modified model on psychological
and personality factors are presented in Fig. 2. Despite a
significant y*of 110.592 (p < 0.001), which was subject
to sample size, the y*/df ratio, the value of CFI, and
the RMSEA was 4.096, 0.963, and 0.059, respectively;
all these data combined indicated an acceptable
model fit. The modified model predicted 18.1% of the
variance for CCU.

According to our results, behavioral skills (f = 0.330,
p < 0.001) and psychological and personality factors
(B = -0.100, p = 0.005) directly influenced CCU.
Moreover, motivation (p = 0.800, p < 0.001) was pre-
dictive of behavior skills, which in turn predicted
CCU. Information and motivation were also observed
to be correlated (r = 0.411, p < 0.001).

Testing of mediation effect

The mediation test results for the modified IMB model
are summarized in Table 3. The indirect effect of motiv-
ation mediated through behavioral skill on the CCU in
our modified IMB model was 0.287 (p < 0.01). The direct
effect of psychological and personality factors and CCU
was —0.016 (p < 0.01). No direct effect between motiv-
ation and CCU nor an indirect effect between psycho-
logical and personality factors and CCU were evident.


https://doi.org/10.1371/journal.pone.0062787.t001
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Table 2 Descriptive statistics and correlations among model variables
mean SD | Il Il vV \ VI VI VI IX X
I Information 1.26 003 1
(Range: 0-2)
Il Attitude 10.67 228 0.298° 1
(Range: 3-15)
Il Intention 15.72 260  0.190° 0.286° 1
(Range: 4-20)
IV SocialNorm 839 123 -0.041 0.130° 0.120° 1
(Range: 2-10)
V Skills 9.83 373 0211¢ 0.483¢ 0.274¢ 0.111° 1
(Range: 4-20)
VI SelfEfficacy 5.08 192 0.229¢ 0479¢ 0.295¢ 0.131¢ 0.765¢ 1
(Range: 2-10)
VI SelfEsteem(reversed) 1144 393 -0.027 —0.096° 0.001 0.029 -0.132¢ -0.117¢ 1
(Range: 0-30)
VII Depression 13.75 9.31 —0.007 0.022 0.065 0.084° 0.026 0016 0.500¢
(Range: 0-48)
IX Loneliness 15.04 393 -0.076° -0.118¢ 0.078° 0.028 -0.067° -0.039 0.502¢ 0.585¢ 1
(Range: 8-32)
X Cccy 3.27 1.16 0.163¢ 0.265¢ 0.119¢ 0.021 0.387¢ 0315°¢ —-0.098° -0.078° -0.105P 1
(Range: 1-5)

SD: Standard deviation
a: p<0.05; b: p<0.01; c: p<0.001

Discussion

Psychological and personality factors have rarely been
considered when a theory-based framework is applied to
understand condom use. In this study, we examined
whether or not the IMB model and the modified IMB
model can be used to predict CCU and how these
models’ constructs influence CCU among unmarried
rural-to-urban female migrants in Shanghai. Our re-
search showed that both the IMB model and the modi-
fied IMB model appeared to be suitable for predicting

CCU in the studied population. Further, motivation, be-
havioral skill, and psychological and personality factors
all influenced CCU.

Our findings confirm that unmarried rural-to-urban
female migrants are a high-risk group in terms of sexual
and reproductive health. The rates of unintended preg-
nancy and induced abortion among unmarried female
migrants were 29.9 and 28.2%, respectively. These rates
are higher than that of previous regional findings, in-
cluding 15.3 and 14.6% in Shanghai in 2012 [12], 10.4

information  fe-.

Skills
0.41
Self Efficacy
0.7
Attitude social Intention
Norm

Behavior

skills cv

Fig. 1 The initial information—motivation-behavioral skills model of CCU. Circles represent latent variables and rectangles represent single-item
indicators. Single arrows represent standardized regression coefficients and multi-headed arrows represent standardized correlations. Solid-lined
curves represent statistical significance. Dotted lines represent a lack of statistical significance
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information

Skills

Self Efficacy

Social
Norm

Intentiori

Psychological
&personality

CCu

Loneliness

Self Esteem Depression

Fig. 2 The modified information—motivation-behavioral skills model of CCU. Circles represent latent variables and rectangles represent single-
item indicators. Single arrows represent standardized regression coefficients and multi-headed arrows represent standardized correlations. Solid-
lined curves represent statistical significance. Dotted lines represent a lack of statistical significance

and 9.8% in Qingdao in 2012 [56], and 18.4 and
17.7% in Shanghai in 2013 [11], respectively. Unpro-
tected sex and failure of contraceptive methods are
considered the main reasons for unintended pregnan-
cies. In our study, the percentage of CCU among un-
married rural-to-urban female migrants in Shanghai
during the 6 months prior to the survey was 13.8%,
which was lower than that in two studies conducted
in Shanghai (14.7% [11], 53.3% [12]) and another in
Guangxi (26.4% [45]). The difference may be due to
two reasons. One is that our study measured CCU
within the last 6 months, which was a much longer
period than those of previous research. Another rea-
son is that the actual prevalence of CCU in our par-
ticipants was lower than that of previous studies,
which reflects the higher rate of unintended preg-
nancy and induced abortion in our study.

In both models examined in our study, information
was not associated with behavioral skills or CCU. This
inconsistency between information and behavioral skills

[57, 58] and between information and HIV-preventative
behavior [27, 59] has also been observed in many other
studies. According to Fisher, information is both neces-
sary and sufficient for relatively uncomplicated behavior
changes (e.g., avoiding sexual contact). However, al-
though information is necessary, it is not a sufficient
condition for a complicated behavior change (e.g., CCU)
because many other factors may play more important
roles [22, 60]. Besides, information may impact initial
behavioral change rather than maintain such behavior
over time, which indicates information’s impact on
maintaining condom use may be weak [61]. In addition,
condom use (and condom skills) involves communication
and negotiation with a partner, but previous studies have
suggested that one partner’s information may have a low
impact on dyadic behavioral change [62]. Additional evi-
dence has shown that due to power dynamics between
men and women, female migrants usually take a subordin-
ate position in sexual interactions, which further lowers
the impact on behavioral change [63—-65].

Table 3 Effects of information, motivation, and psychological and personality factors mediated through behavioral skill on CCU

examined according to bootstrap BC

X on BS BS on CCU indirect effect X on CCU direct effect X on CCU total effect X on CCU
information -0.356 0.116** -0.041 0.073 -0.031
motivation 2471% 0.287** 0.074 0.361%*
psychological and personality factors -0.012 —0.001 -0.016** —-0017**

* p<0.05; *: p<0.01
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Consistent with our hypothesis, in both models, be-
havioral skills directly influenced CCU, while motivation
contributed to CCU indirectly by affecting behavioral
skills. However, no direct influence between motivation
and CCU was found. Unmarried rural-to-urban female
migrants who possess higher levels of behavior skill were
observed to more likely perform CCU, while highly mo-
tivated individuals were more likely to acquire the
requisite skills to perform CCU. These results highlight
the crucial role of behavioral skills. Interventions tar-
geted at enhancing self-efficacy and at promoting con-
dom use skills may have a strong effect on CCU.
However, to the best of our knowledge, no published
study has focused on intervention for both CCU
self-efficacy and condom use skills among unmarried
rural-to-urban female migrants, which should be ad-
dressed in future studies.

In the modified model, while psychological and per-
sonality factors influenced CCU directly, they were not
mediated by behavioral skills that affected CCU. Partici-
pants with higher levels of depression, higher levels of
loneliness, and lower levels of self-esteem were less likely
to use a condom consistently. Our SEM results con-
firmed that condom use and psychological and personal-
ity factors were negatively associated, which is consistent
with the findings of previous studies that used multiple
logistic regression analyses (condom use vs loneliness, or
condom use vs low self-esteem, or condom use vs de-
pression) [36, 66, 67]. However, our finding that psycho-
logical and personality factors’ direct influence but
nonexistence of an indirect influence is contrary to
Nguyen’s findings [24]. The IMB model in Nguyen’s
study was modified by an additional construct labelled
‘psychosocial factors, which eventually showed an indir-
ect influence but nonexistence of a direct influence. We
believe this difference may be explained by several rea-
sons. First, the additional construct did not consist of
the same variables. The psychosocial factors in Nguyen’s
study included some variables from our additional con-
struct (e.g., depression) and was not limited to the psy-
chological and personality factors in our study (e.g., low
access to aids prevention, or alcohol use). Moreover, the
two studies’ target populations were different, with one
focused on male street laborers in Vietnam, and the
other on unmarried female migrants in China. Despite
these differences, both studies showed a significant effect
of additional constructs on condom use, thus providing
alternative variables for other researchers attempting to
modify the IMB model in predicting condom use.

Examination of the mediation effect suggested the re-
lation between motivation and CCU is fully mediated by
behavior skill. Additionally, we found that in the modi-
fied IMB model, the indirect effect of motivation was
larger than the direct effect of psychological and
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personality factors, thus suggesting prioritization of inter-
vention targeted at motivation and behavioral skills.
Although the effect of psychological and personality fac-
tors was small, it influenced CCU directly, which indicates
another effective target for intervention. Our findings sug-
gest that a shift from information-motivation-behavioral
skills-focused interventions to a more comprehensive
strategy that addresses psychological factors may be
necessary.

Both the IMB model and the modified IMB model can
be used to understand CCU in unmarried rural-to-urban
female migrants in Shanghai. Overall, we tend toward
adopting the modified IMB model because our purpose
is not to find a hypothetical model that best matches the
observed data, but to explore the rationality and appro-
priateness of building a model based on theory and the
results of previous research.

The results of our study should be interpreted within
the context of study limitations. First, the data from the
two chosen factories may not be representative of un-
married rural-to-urban female migrants in other regions.
Because migrants are generally mobile, obtaining ran-
dom samples is difficult. Therefore, we used convenience
sampling, which limited the representativeness of our
sample. Second, data were gathered from a self-report
questionnaire, so the reliability of the responses to sensi-
tive questions may be questionable. There may exist
some information bias. For example, “never” and “al-
ways” may be selected when measuring condom use
even if they are not accurate. We minimized this prob-
lem by implementing various interventions and tools
such as using anonymous questionnaires and providing
private rooms for the survey. Third, due to the design’s
cross-sectional nature, measures of information, motiv-
ation, behavioral skills, and the personality and psycho-
logical variables are assessed contemporaneously with
consistent condom use, which made it difficult to decide
the causality. This also limits the ability to control for
habitual or past behavior - such as the amount of past
sex or number of partners. Fourth, we noticed the rele-
vance of power dynamics between men and women, and
the subordinate position taken by female migrants
incontraceptive use after the implementation of the pro-
ject. It would be better to set up a variable that measures
the subordinate position of female migrants in relation-
ship. Fifth, the latent variable “psychological and person-
ality factors” didn’t contain all the variables that may
influence CCU. We preliminary include three variable
because 1) migrants had been found to be more suscep-
tible to them; 2) these three variables had been found
correlated with CCU and 3) these three variables had
also been found related to IMB model constructs. Fur-
ther researches can be conducted to explore more vari-
ables related to psychological and personality factors.
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Sixth, combining three variables into one “psychological
and personality factors” variable appeared to limit
straightforward interpretation of the results because
each variable may have different influences. However,
separating these factors would complicate the model,
which violates the rule of parsimony in structural equa-
tion modelling.

Conclusions

In summary, our study is the first to demonstrate the
utility of the modified IMB model for CCU among un-
married rural-to-urban female migrants and provide
some new insights for future reproductive health promo-
tion. We observed behavioral skill to be the main influ-
encing factor of CCU. Additionally, motivation was also
found to contribute to CCU indirectly by affecting be-
havioral skills. Moreover, psychological and personality
factors were observed to have a negative direct influence
on CCU. Further research promoting consistent condom
use among unmarried rural-to-urban female migrants
could develop preventive interventions not only on the
basis of the IMB model, but also on the basis of psycho-
logical and personality factors.

Abbreviations

AIDS: Acquired immunodeficiency syndrome; bootstrap BC: Bias-corrected
bootstrap; BS: Behavior skills; CCU: Consistent condom use; CFIl: Comparative
fit index; HBM: Health Belief Model; HIV: Human immunodeficiency virus
infection; IMB model: Information-motivation-behavioral skills model;

MSM: Men who have sex with men; RMSEA: Root mean square error of
approximation; SCT: Social Cognitive Theory; SEM: Structural equation
modeling; STI: Sexually transmitted infections; TPB: Theory of Planned
Behavior; TRA: Theory of Reasoned Action

Acknowledgments

We are especially grateful to the individuals who volunteered their time to
participate in this research. We thank the Shanghai Pudong District Center
for Disease Control and Prevention and Xuhui District Center for Disease
Control and Prevention for helping us to organize the survey.

Funding

This work was supported by grants from the National Natural Science
Foundation of China (71273174), the National Natural Science Foundation of
China (71673187), and the Shanghai Key Discipline Construction Project in
Public Health (15GWZK1002). We declare that these funders played no role
in the design of the study, the collection, analysis, and interpretation of data
or in writing the manuscript.

Availability of data and materials

The datasets generated and analysed during the current study are not
publicly available due to the funding nature (National Natural Science
Foundation of China) but are available from the corresponding author on
reasonable request.

Authors’ contributions

QS, YC, and ML discussed, conceived and designed the study. ZW, YW1, SW,
XJ carried out the investigation. YW2 and YY contributed reagents, materials
and analysis tools. QS, ZW and YW1 analyzed the data. QS and YW1 drafted
the manuscript. YW2, SW, XJ, YY, MS, YC and ML contributed substantively to
the discussion and revision of the manuscript. All authors read and approved
the final manuscript.

Page 9 of 11

Ethics approval and consent to participate

The Ethics Committee of the School of Public Health of Shanghai Jiao Tong
University approved the study (SJUPN-201302). We obtained written
informed consent from all the participants following a clarification the
objectives and the procedure of the study, as well as the potential risks and
benefits of participation before enrolling the participants.

Consent for publication
Not applicable.

Competing interests
The authors declare that they have no competing interests.

Publisher’s Note
Springer Nature remains neutral with regard to jurisdictional claims in
published maps and institutional affiliations.

Author details

'School of Public Health, School of Medicine, Shanghai Jiao Tong University,
No.227, South Chongging Road, Shanghai 200025, People’s Republic of
China. “Department of Hospital Infection Control, Ruijin Hospital, affiliated
with the School of Medicine Shanghai Jiao Tong University, Shanghai
200025, People’s Republic of China. *Shanghai Municipal Center for Disease
Control & Prevention, Shanghai 200336, People’s Republic of China. 4Sanlin
Community Health Service Center, No.375, Sanlin Road, Shanghai 200126,
People’s Republic of China.

Received: 30 September 2018 Accepted: 13 February 2019
Published online: 21 February 2019

References

1. International Organization for Migration (IOM). World Migration Report 2015
https://www.iom.int/world-migration-report-2015. Accessd 27 October 2015.

2. Zeng J, Zou G, Song X, Ling L. Contraceptive practices and induced
abortions status among internal migrant women in Guangzhou, China: a
cross-sectional study. BMC Public Health. 2015;15:552.

3. Nunn AJ, Wagner HU, Kamali A, Kengeya-Kayondo JF, Mulder DW. Migration
and HIV-1 seroprevalence in a rural Ugandan population. AIDS (London,
England). 1995;9(5):503-6.

4. Frati ER, Fasoli E, Martinelli M, Colzani D, Bianchi S, Carnelli L, et al. Sexually
transmitted infections: a novel screening strategy for improving Women's
health in vulnerable populations. Int J Mol Sci. 2017;18(6).

5. National Health and Family Planning Committee of China. 2017 Report of
Migrant Workers in China. http://www.stats.gov.cn/tjsj/zxfb/201804/
t20180427_1596389.html. Accessd 28 April 2017.

6. ZhaoY, Luo T, Tucker JD, Wong WC. Risk factors of HIV and other sexually
transmitted infections in China: a systematic review of reviews. PLoS One.
2015;10(10):e0140426.

7. Pinedo M, Burgos JL, Ojeda VD. A critical review of social and structural
conditions that influence HIV risk among Mexican deportees. Microbes
Infect. 2014;16(5):379-90.

8. Yang X, Derlega VJ, Luo H. Migration, behaviour change and HIV/STD risks
in China. AIDS Care. 2007;19(2):282-8.

9. Zhang L, Chow EP, Jahn HJ, Kraemer A, Wilson DP. High HIV
prevalence and risk of infection among rural-to-urban migrants in
various migration stages in China: a systematic review and meta-
analysis. Sex Transm Dis. 2013;40(2):136.

10.  Chan KW. The household registration system and migrant labor in China:
notes on a debate. Popul Dev Rev. 2010,36(2):357-64.

11. Ying W, Wen Y, Shang M, Yong C, Rong S, Jin M, et al. Sexual and
reproductive health among unmarried rural-urban female migrants in
Shanghai China: a comparative analysis. Int J Environ Res Public Health.
2013;10(8):3578-89.

12. CaiY,Wang Y, Zheng Z, Wang J, Yao W, Ma J. Predictors of reducing sexual
and reproductive risk behaviors based on the information-motivation-
behavioral skills (IMB) model among unmarried rural-to-urban female
migrants in Shanghai, China. PloS one. 2013;8(4):e62787.

13. Qian X, Tang S, Garner P. Unintended pregnancy and induced abortion
among unmarried women in China: a systematic review. BMC Health Serv
Res. 2004;1(1)4.


https://www.iom.int/world-migration-report-2015
http://www.stats.gov.cn/tjsj/zxfb/201804/t20180427_1596389.html
http://www.stats.gov.cn/tjsj/zxfb/201804/t20180427_1596389.html

Shen et al. BMC Public Health

20.

21.

22.

23.

24,

25.

26.

27.

28.

29.

30.

31

32.

33.

(2019) 19:223

Warner DL, Hatcher RA. A meta-analysis of condom effectiveness in
reducing sexually transmitted HIV. Soc Sci Med. 1994;38(8):1169-70.
Sudhinaraset M, Astone N, Blum RW. Migration and unprotected sex in
Shanghai, China: correlates of condom use and contraceptive consistency
across migrant and nonmigrant youth. J Adolesc Health. 2012;50(3):568-74.
Zhao JZ, Song FJ, Ren SH, Wang Y, Wang L, Liu W, et al. Predictors of
condom use behaviors based on the health belief model (HBM) among
female sex workers: a cross-sectional study in Hubei Province. China. PloS
one. 2012;7(11).

Edem CU, Harvey SM. Use of health belief model to predict condom use
among university students in Nigeria. International Quarterly of Community
Health Education. 1995;15(1):3.

Snead MC, O'Leary AM, Mandel MG, Kourtis AP, Wiener J, Jamieson DJ, et al.

Relationship between social cognitive theory constructs and self-reported
condom use: assessment of behaviour in a subgroup of the safe in the City
trial. BMJ Open. 2014;4(12).

Bosompra K. Determinants of condom use intentions of university students
in Ghana: an application of the theory of reasoned action. Soc Sci Med.
2001;52(7):1057-69.

Munoz-Silva A, Sanchez-Garcia M, Nunes C, Martins A. Gender differences in
condom use prediction with theory of reasoned action and planned
behaviour: the role of self-efficacy and control. Aids Care-Psychological and
Socio-Medical Aspects of Aids/Hiv. 2007;19(9):1177-81.

Fisher JD, Fisher WA, Williams SS, Malloy TE. Empirical tests of an
information-motivation-behavioral skills model of AIDS-preventive behavior
with gay men and heterosexual university students. Health Psychol. 1994;
13(3):238-50.

Fisher JD, Fisher WA. Changing AIDS-risk behavior. Psychol Bull. 1992;111(3):
455-74.

Fisher JD, Fisher WA, Misovich SJ, Kimble DL, Malloy TE. Changing AIDS risk
behavior: effects of an intervention emphasizing AIDS risk reduction
information, motivation, and behavioral skills in a college student
population. Health Psychol. 1996;15(2):114-23.

Van Huy N, M PD, Debattista J. Predictors of condom use behaviour among
male street labourers in urban Vietnam using a modified information-
motivation-behavioral skills (IMB) model. Culture, health & sexuality. 2016;
18(3):321-36.

Liu Z, Wei P, Huang M, Liu Y, Li L, Gong X, et al. Determinants of consistent
condom use among college students in China: application of the
information-motivation-behavior skills (IMB) model. PLoS One. 2014;9(9):
e108976.

Cai Y, Ye X, Shi R, Xu G, Shen L, Ren J, et al. Predictors of consistent
condom use based on the information-motivation-behavior skill (IMB)
model among senior high school students in three coastal cities in China.
BMC Infect Dis. 2013;13:262.

Zhang H, Liao M, Nie X, Pan R, Wang C, Ruan S, et al. Predictors of
consistent condom use based on the information-motivation-behavioral
skills (IMB) model among female sex workers in Jinan, China. BMC Public
Health. 2011;11:113.

Zhong B, Xu' Y, Jin D, Zou X, Liu T. Prevalence and correlates of loneliness
among Chinese service industry migrant workers: a cross-sectional survey.
Medicine. 2016,95(24).e3903.

Munoz-Laboy M, Hirsch JS, Quispe-Lazaro A. Loneliness as a sexual risk factor
for male Mexican migrant workers. Am J Public Health. 2009,99(5):802-10.
Rommel A, Sass AC, Born S, Ellert U. Health status of people with a migrant
background and impact of socio-economic factors: first results of the
German health interview and examination survey for adults (DEGS1).
Bundesgesundheitsblatt, Gesundheitsforschung, Gesundheitsschutz. 2015;
58(6):543-52.

Kerkenaar MM, Maier M, Kutalek R, Lagro-Janssen AL, Ristl R, Pichlhofer O.
Depression and anxiety among migrants in Austria: a population based
study of prevalence and utilization of health care services. J Affect Disord.
2013;151(1):220-8.

Sieberer M, Maksimovic S, Ersoz B, Machleidt W, Ziegenbein M, Calliess IT.
Depressive symptoms in first-and second-generation migrants: a cross-
sectional study of a multi-ethnic working population. The International
journal of social psychiatry. 2012,58(6):605-13.

Nakash O, Nagar M, Shoshani A, Zubida H, Harper RA. The effect of
acculturation and discrimination on mental health symptoms and risk
behaviors among adolescent migrants in Israel. Cultural diversity & ethnic
minority psychology. 2012;18(3):228-38.

34.

35.

36.

37.

38.

39.

40.

42.

43.

45.

46.

47.

48.

49.

50.

52.

53.

54.

55.

56.

57.

58.

59.

Page 10 of 11

Altinyelken HK. Migration and self-esteem: a qualitative study among
internal migrant girls in Turkey. Adolescence. 2009;44(173):149-63.

Hubach RD, Dodge B, Li MJ, Schick V, Herbenick D, Ramos WD, et al.
Loneliness, HIV-related stigma, and condom use among a predominantly
rural sample of HIV-positive men who have sex with men (MSM). AIDS
education and prevention : official publication of the International Society
for AIDS Education. 2015;27(1):72-83.

Golub SA, Tomassilli JC, Pantalone DW, Brennan M, Karpiak SE, Parsons JT.
Prevalence and correlates of sexual behavior and risk management among
HIV-positive adults over 50. Sex Transm Dis. 2010;37(10):615-20.

Coleman CL. Correlates of condom use among substance using older
seropositive MSM: implications for mental health practice. Issues in mental
health nursing. 2016;37(10):727-33.

Harper GW, Wade RM, Onyango DP, Abuor PA, Bauermeister JA, Odero WW et al.
Resilience among gay/bisexual young men in Western Kenya: psychosocial and
sexual health outcomes. AIDS (London, England) 2015, 29 Suppl 3:5261-269.
Deuba K, Ekstrém AM, Shrestha R, lonita G, Bhatta L, Karki DK. Psychosocial
health problems associated with increased HIV risk behavior among men
who have sex with men in Nepal: a cross-sectional survey. PLoS One. 2013;
8(3):58099.

Nehl EJ, Klein H, Sterk CE, Elifson KW. Prediction of HIV sexual risk behaviors
among disadvantaged African American adults using a Syndemic
conceptual framework. AIDS Behav. 2016;20(2):449-60.

Sterk CE, Klein H, Elifson KW. Self-esteem and "at risk" women:determinants
and relevance to sexual and HIV-related risk behaviors. Women & health.
2004;40(4):75-92.

Klein H, Elifson KW, Sterk CE. Self-esteem and HIV risk practices among
young adult ecstasy users. J Psychoactive Drugs. 2010;42(4):447-56.

Sterk CE, Klein H, Elifson KW. Perceived condom use self-efficacy among at-
risk women. AIDS Behav. 2003;7(2):175-82.

De Santis JP, Colin JM, Provencio Vasquez E, McCain GC. The relationship of
depressive symptoms, self-esteem, and sexual behaviors in a predominantly
Hispanic sample of men who have sex with men. Am J Mens Health. 2008;
2(4):314-21.

Yang H, Li X, Stanton B, Fang X, Lin D, Mao R, et al. Workplace and HIV-
related sexual behaviours and perceptions among female migrant workers.
AIDS Care. 2005;17(7):819-33.

Carey MP, Schroder KE. Development and psychometric evaluation of the brief
HIV knowledge questionnaire. AIDS education and prevention : official
publication of the International Society for AIDS Education. 2002;14(2):172-82.
Noar SM, Morokoff PJ, Harlow LL. Condom negotiation in heterosexually
active men and women: development and validation of a condom
influence strategy questionnaire. Psychol Health. 2002;17(6):711-35.

Radloff LS. The CES-D scale: a self-report depression scale for research in the
general population. Appl Psychol Meas. 1977;1(3):385-401.

Rosenberg M. Society and the adolescent self-image (rev. ed.): Princeton
University Press; 2015.

Rosenberg M. Society and the adolescent self-image: Princeton University
Press; 1965.

Hays RD, DiMatteo MR. A short-form measure of loneliness. J Pers Assess.
1987,51(1):69-81.

Tabachnick B, Fidell L. Using Multivariate Statistics: Pearson new
international edition CourseSmart eTextbook. In: Pearson Schweiz Ag; 2013.
Kline RB. Principles and Practice of structural equation modeling. 3rd ed:
Guilford Press; 2015.

McDonald RP, Ho MH. Principles and practice in reporting structural
equation analyses. Psychol Methods. 2002;7(1):64-82.

Hayes AF. Beyond baron and Kenny: statistical mediation analysis in the
new millennium. Commun Monogr. 2009;76(4):408-20.

He D, Zhou Y, Ji N, Wu S, Wang Z, Decat P, et al. Study on sexual and
reproductive health behaviors of unmarried female migrants in China. J
Obstet Gynaecol Res. 2012;38(4):632-8.

Espada JP, Morales A, Guillen-Riquelme A, Ballester R, Orgiles M. Predicting
condom use in adolescents: a test of three socio-cognitive models using a
structural equation modeling approach. BMC Public Health. 2016;16:35.
Ybarra ML, Korchmaros J, Kiwanuka J, Bangsberg DR, Bull S. Examining the
applicability of the IMB model in predicting condom use among sexually
active secondary school students in Mbarara, Uganda. AIDS Behav. 2013;
17(3):1116-28.

Anderson ES, Wagstaff DA, Heckman TG, Winett RA, Roffman RA, Solomon
LJ, et al. Information-motivation-behavioral skills (IMB) model: testing direct



Shen et al. BMC Public Health

60.

61.

62.

63.

64.

65.

66.

67.

(2019) 19:223

and mediated treatment effects on condom use among women in low-
income housing. Annals of behavioral medicine : a publication of the
Society of Behavioral Medicine. 2006;31(1):70-9.

Fisher JD, Misovich SJ. Evolution of college students” AIDS-related
behavioral responses, attitudes, knowledge, and fear. AIDS education and
prevention : official publication of the International Society for AIDS
Education. 1990;2(4):322-37.

Jill JG, Montgomery SB, Emmons C-A, Kessler RC, Ostrow DG, Wortman CB,
et al. Magnitude and determinants of behavioral risk reduction: longitudinal
analysis of a cohort at risk for AIDS. Psychol Health. 1987;1(1):73-95.
Harman JJ, Amico KR. The relationship-oriented information-motivation-
behavioral skills model: a multilevel structural equation model among
dyads. AIDS Behav. 2009;13(2):173-84.

Elmerstig E, Wijma B, Swahnberg K. Prioritizing the partner's enjoyment: a
population-based study on young Swedish women with experience of pain
during vaginal intercourse. J Psychosom Obstet Gynaecol. 2013;34(2):82-9.
Blanc AK. The effect of power in sexual relationships on sexual and
reproductive health: an examination of the evidence. Stud Fam Plan. 2001;
32(3):189-213.

Gutiérrez L, Oh HJ, Gillmore MR. Toward an understanding of
(Em)power(Ment) for HIV/AIDS prevention with adolescent women. Sex
Roles. 2000;42(7-8):581-611.

Coleman CL. Correlates of condom use among substance using older
seropositive MSM: implications for mental health practice. Issues in mental
health nursing. 2016;1.

De Santis JP, Colin JM, Provencio VE, Mccain GC. The relationship of depressive
symptoms, self-esteem, and sexual behaviors in a predominantly Hispanic
sample of men who have sex with men. Am J Mens Health. 2008,2(4):314.

Page 11 of 11

Ready to submit your research? Choose BMC and benefit from:

e fast, convenient online submission

o thorough peer review by experienced researchers in your field

 rapid publication on acceptance

o support for research data, including large and complex data types

e gold Open Access which fosters wider collaboration and increased citations
e maximum visibility for your research: over 100M website views per year

K BMC

At BMC, research is always in progress.

Learn more biomedcentral.com/submissions




	Abstract
	Background
	Methods
	Results
	Conclusions

	Background
	Methods
	Participants and procedures

	Measures
	Socio-demographic variables and reproductive health status

	IMB constructs
	Information
	Motivation
	Behavioral skills

	Psychological and personality factors
	Depression
	Self-esteem
	Loneliness
	Condom use behavior
	Statistical analysis


	Results
	Participant characteristics
	Correlations among study variables
	Initial model testing
	Modified model testing
	Testing of mediation effect

	Discussion
	Conclusions
	Abbreviations
	Acknowledgments
	Funding
	Availability of data and materials
	Authors’ contributions
	Ethics approval and consent to participate
	Consent for publication
	Competing interests
	Publisher’s Note
	Author details
	References

